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Abstract—For the  Multiuser Multiple-Input Single-Output
(MU-MISO) system in a downlink (DL) scenario, we
design a non-linear precoding scheme, namely the
spatial Tomlinson-Harashima precoder (S-THP) based
on the total mean squared error (MSE) criterion. The
channel state information (CSI) available at the transmitter
for precoding is the quantized channel direction information
(CDI) relayed back in a frequency division duplex (FDD) system
from each receiver using B feedback bits received error-
free and quasi-instantaneous. The proposed MMSE-S-THP
with a suboptimum precoding order clearly outperforms the
linear precoding scheme given in [1] starting from a certain
Signal-to-Noise Ratio (SNR) and a number of feedback bits in
terms of Bit Error Ratio (BER).

Index Terms—MU-MISO; Tomlinson Harashima Precoding;
BC channels; Quantized and estimated CSI.

I. INTRODUCTION

Systems with multiple transmit and receive antennas can
increase the spectral efficiency and the supported data rates
dramatically. In a broadcast (BC) scenario, i.e., the DL in a
MU-MISO system, employing M antennas at the transmitter
(e.g. the Base Station) and K decentralized receivers (e.g.
mobile user terminals) with a single antenna each, and mo-
tivated by the need of simple receivers, transmit processing,
i.e. precoding, has to be performed at the transmitter.

Linear precoding, e.g. Zero Forcing (ZF) and
Minimum MSE (MMSE), has been investigated for such
systems due to its simplicity [2]. Alternatively, non-linear
precoding has received attention due to the increased
throughput obtained as compared to the linear precoding.
Tomlinson [3] Harashima [4] precoding belongs to a class
of successive and non-linear precoding schemes where the
already precoded symbols are fed back and the spatial
interference is suppressed with a non-linear modulo operator.

As many precoding schemes, S-THP requires that perfect
CSI has to be available at the transmitter so that the precoder is
matched to the channel. However, perfect CSI is an unrealistic
assumption in FDD systems. Due to independent channels
in the DL and in the uplink (UL) in FDD systems, CSI is
relayed to the transmitter through a dedicated limited feedback
channel [5]. The K users first estimate their DL channels with
a common DL pilot. Each of the K users then quantizes its
CDI - for instance using random vector quantization (RVQ)
[6] scheme - with B feedback bits which are relayed back
to the transmitter. Hence, the latter has only access to a

quantized version of the estimated CDI and to the statistics
of the Channel Magnitude Information (CMI) of each user as
transmit CSI [7].

In this work, we design a spatial TH-precoder based on
minimizing the sum-MSE of the individual users (MMSE-
S-THP) due to its mathematical tractability. Based on the
available statistics of the CMI and the quantized CDI, received
error-free but quasi-instantaneously, the optimum feedforward
filter as well as the optimum feedback filter are computed at
the transmitter. Additionally, a near optimal precoding order is
found with a reduced complexity based on the derived filters.
In [8] and [9], an MMSE-S-THP based on imperfect CSI
where the quantization is performed using scalar quantization
has been proposed. In [10], the MMSE-THP was derived based
on an estimated CSI. To the best of our knowledge, an MMSE-
S-THP based on quantized CDI using the RVQ scheme has
not been yet investigated.

The rest of the paper is organized as follows. In Section
II, we explain our system model and our channel model.
In Section III, a review of the design of the MMSE linear
precoder based on quantized CDI is provided. In Section 1V,
the design of the MMSE-S-THP based on quantized CDI is
presented. Section V includes the simulation results and finally
conclusions and future work are drawn in Section VI

Throughout the paper E[-] represents the expectation of
the argument. The operators {-}T, {-}*, {-}#, Re{-}, Im{-}
stand for the transpose, conjugate, Hermitian, real part, and
imaginary part of a complex number respectively. 1y is a
column vector of identity elements of size N and Iy is the
identity matrix of size N x N. tr(-) is the trace of a matrix.
|| denotes the floor operator which gives the largest integer
smaller than or equal to the argument.

II. SYSTEM AND CHANNEL MODEL

A. System Model

We consider, in a single isolated cell, a BS equipped with
M transmit antennas and K decentralized users each having
a single antenna such that K < M. The general form of this
MU-MISO system with S-THP is given in Fig. 1, where H =
[hi,ha, ..., hg|T € CEXM i the flat fading channel matrix.
hj, € CM is the channel from the BS to user k& whose elements
are i.i.d. zero-mean complex Gaussian random variables with
variance 'y,%.
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Fig. 1.

Downlink System with THP

The input symbols s € CX are drawn from a QAM
modulation alphabet with zero mean and covariance matrix
R, = E[ss!'] = 021 and are transformed by the precoding
order 7, i.e., user 7y sees the interference caused by the
data streams of users 7y ...7x. The permutated symbols
are then passed through the nonlinear feedback loop, which
consists of the modulo operator M(-) and the feedback filter
F, to get the symbols u € CX. The modulo operation is given
in [2]

T 2

M(z) =z — {Re(m) + 1J T—J {Im(m) + 1J T

T 2
with € C and 7 € R, which is chosen depending on the
modulation alphabet; for example 7 = 21/2 for QPSK symbols
(sx € {£1+j}) and 7 = 8/1/10 for 16-QAM symbols. Since
only already precoded symbols can be fed back, the structure

of F' has to be lower triangular with zero main diagonal:

0 0 0
Fe f2,1 0 0  CKxK
fra frk—1 0O

where fj, ; is the entry at the k-th row and the j-th column
(k > j) of F. The outputs of the feedback loop u are
computed successively as:

up = M(smc - ka,juj). ()

i<k
Then, we construct the transmit symbols:

y=PuecCM,

where P = [p,...,px] € CM*K is the feedforward

filter such that p, is the precoder for the my-th user. The
transmit symbols propagate over the flat fading channel and
are perturbed by the additive white Gaussian noise (AWGN)
n € CX that has zero mean and covariance matrix R, =
E[nmt] = 02I. Since the receivers are decentralized, the
receive matrix G is restricted to be diagonal with diagonal
elements denoted as gj. Each estimated symbol is thus given
by:

Smp = M (grhg,y + gk, ) - 2)

B. Channel Model

We adopt the same channel model as given in [1], where
the entries of hy, are i.i.d complex Gaussian with variance 7.
No detailed explanation is included in this section due to lack

of space, and in [1] the model is explained in lengthiness.
As given in (48) from [1], the DL channel of user k is:

hy, (i) ilk + e

b

© bphy i + ey

© be(ckhgr + eqr) + ek

= bpcrhgr + bregr + €. 3)

Briefly, (a) is the estimation step such that flk is the estimated
channel obtained using a common pilot of length Tpp, > M
emitted from the BS. The variance of the estimation error is
E [erell] = 02 Ik, where [11]

2
o2 — Vi
er 2_H ’
1+ 732 ToL
n

Ppy represents the total transmit power available at the BS. (b)
is the normalization step where h,, j, is the normalized channel
and by, = ||hy||2 that has the following statistics available at
the BS [7]:

T
(M—-1)(1-02)
(c) is the quantization step where h, j, is the quantized channel
and ¢ = hf}’khn,k € C such that |cg| = cos Oy, 0y being the
angle between hg ;. and h, ;. We have that:
1 [12) 1

E[cos? 6y 1 —2BBeta(28, 1747)’

E[b,%] =

“4)

Efcos 2 0] ~ (&)
where the approximation becomes tight for high number of
feedback bits (B > 6). Moreover, arg(cy) # 0 [13] which has
also to be considered in the design of the receiver.

For the quantization, we consider a RVQ scheme [6] where
each user & has a codebook Cj, also available at the BS,
consisting of 28 random vectors uniformly distributed on the
complex unit sphere. The vector with the minimum chordal
distance to h,, ; is chosen from Cj, for hy ;. It is also worth
mentioning that the quantization error ey, is orthogonal to
hqk, ie., hf;keq’k = 0. The covariance matrix of e, as
given in [1] Eq. (62) is:

E[sin? 6]

1 (A —hgihgy), ()

E[eg,keq,k|hq7k] =

where
E[sin? 0] = 1 — E[cos? 0]

As already mentioned, each receiver k knows its own
estimated channel hy, while the transmitter knows all quantized
channel vectors hg; which don’t include information about
the channel norms. In other words, the quantization coefficient
ci, and the amplitude by are not known at the transmitter. To
get rid of these unknown variables at the transmitter, it has
been proposed in [1] to take the receivers g as follows:

9k = C/:lbgzlg’n-mnm (7

where a common scalar g, for all users is introduced as an
additional degree of freedom for the precoder optimization.
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III. REVIEW OF MMSE FILTER FOR QUANTIZED CDI

In this section, we review the MMSE linear precoding
from [1]. Note that a MU-MISO system in Fig. 1 without
the precoding order 7r, the feedback loop at the transmitter,
and the modulo operator M(-) at the receiver is that for a
linear precoding system. Based on the quantized CDI and
the CMI statistics available at the BS, the optimum MMSE
receive and precoding filters as given in (25) and (26) in [1]
are respectively:

(1 —w)H"H, + ¢1y) " HYR,H,
Gin = P 3
DL
1 1
P, = p — (1—-k)HJH, +€Ly)  H), )
lin
where
_ Eftan? 4]
K== and (10
E[cos ™20 7k o2
f—KIiJrZ 1_02) JrPiDL - (11)

H, = [hg1.hg2,...,hgx|" € CEXM is the quantized
channel matrix available at the transmitter.

IV. SpaTiAL MMSE THP DESIGN FOR QUANTIZED CDI
The optimum Py, gp, F', and 7 for the system in Fig. 1
are found by minimizing the sum of the MSEs of the individual
users, €, , subject to a total transmit power constraint, i.e.,
K

min Zsﬂk s.t. tr(PTHPRuPiP) < Pp,

Prup,gmue, F

12)

with R, = E[uu!] = 02T k. Because of the modulo operator
at the transmitter, the statistics of s, differ from that of wy
which has a variance 02 = %2 > o2 [2]. The outputs of the
modulo operators are as well uncorrelated.
To solve this optimization problem, we need first to compute
the individual MSE of the mj-th user denoted by €, in what
follows.

When substituting (3) in (2), the estimated symbol of the
7,-th user becomes:

§7Tk = (gkb‘frkcﬂkh'g WkPTHPu + gkbﬂ'k q kaTHPu
g€k, Prott + gitn, ) (13)

However, due to (7), (13) results in:

T —-1_T
St = M (gmphqym Prpu + GruwCr €4 1y, Pru

+gTHPC7-|—k bﬂ—k e PTHPu + gTHPCﬂ—k bﬂk 777%)

which when adding and subtracting the term >, fk,ju;
becomes:

87, = M(sﬂk—uk—g fr,u;
j<k

T —-1_T
+gTHPhq Tk Ppu + 9rpCry, €47 Pu

+gTHPC7Tk1 b‘n'k e PTHPu + gTHPcﬂ—k bﬂ—k nﬂ'k) s

where (1) was used. Neglecting the modulo-loss, the error
€r, = 8x, — Sr, can be given as:

T
€r, — —Up— § fk,juj +gTHPhq77-rkPTHPu
j<k
+ogmpclel  Prou+ clbePu
GrueCrry €4 4 hp GurCry Oy THP

+gTHPcﬂ-k bﬂ—k Nry, - (14)

Based on (14), the individual MSE &, can be expressed as:

= Elen e [H, = 214 [fryusl?

i<k
+|gTHP| hq ﬂkPTHPPE.,phZ,nk -2 Re(gTHPh;wkpk)

-2 Re(gmp ¢ ijflj,j) + |gTHP‘2K‘tr(PTHPP'I;-[p>

Emy

i<k
- |9mp|2fﬁr(h; - hZ ik PTHPPE—IP)

o 20, Elcos 2 0, JE[b, 2 tr( Py PE,) )

+| g |*E[cos ™2 0, |E[b, 2}0,2],

15)

where the linearity property of the trace operator has been
used for the computation of:

Elel PuPye. ] = o2 t(Py,PL,) and,
N E[sm 0]
[ qTrkPTHPP'I;—[P q-rrqu]tr< M—lk PTHPPE{P)

E[sin?0,,]. .,

E[b;k_z], Elcos™2 60y, ], and  are given in (4), (5) and (10)
respectively.

Based on (15), we can formulate the Lagrangian function for
the optimization problem (12) with the Lagrangian multiplier
AeRy
Ppr). (16)

L(py, grues fr5) = Zsﬁk + A(Uitr PTHPPTHP)
k

When differentiating (16) with respect to f ;, and setting it
to zero, we get the optimal feedback matrix elements

Jrg = A7)

gTHP q, ﬂ'kp]

Upon substituting (17) in (15), we get the individual MSE
expression:

T «
02(1 + |gT""’|2h'(1Jfk ijpJHhQJTk
Jjzk

—2 Re(gTthZ mpk) =+ |9THP|2mr(PTHPPTHHp)
_lgTHPP"ﬁr(h* h;g ﬂkPTHPP'I;-[P)

9Tk

+|gTHP‘203kE[COS_2 Or, JE [b;k]tr(PTHPPE{P))
(13)

Emi

+|gre| *Elcos ™2 0, JE[b7 202,
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We formulate the KKT equations with respect to gy and p,,
as:

oL(P A :
OB 9o 2) S (52 (g, 3 ppl
OGrue & ) >k C

_hZ,ﬂkpk + grﬂpﬁtr(PTHPPiP)
79;Hpﬂtr(h* hT PTHPP”IF—{IP)

q, Tk "q,Tk
+giwo?, Elcos 2 ewk]E[b;,f]tr(pTpr;*HP))
+g7,Elcos™2 HM]E[b‘ﬂa?]] -0, (19)

Tk

OL(P. s Grips A .
w =02 (Igmp|2 Z hgx, h’;,mpk — grwhg .y
Pi <

+|9THP|2KRPZ - |9THP|2’€H§HZPZ

+ Z |gnwe|*02 E[cos ™ 0, JE[b, ]y,
J

+/\p;;) —0y. (20)

Summing the complex conjugate of the derivative with respect
to p,, from (20), then multiplying it with PE“, from the right,
and finally applying the trace operator, while multiplying (19)
with gy, We obtain the Lagrangian multiplier:

2
Ko, _ |gTHP‘2tr(Rn)
U%tr(PTHpPH PDL ’

A= |gTHP‘2
THP)
which when substituted in the second KKT condition leads to
the following expression for p,:
-1
1 # *
S hyo by —kHGH + &y | by,
gTHP i<k N 7] ’
i<
(2D
where x and ¢ are given in (10) and (11) respectively. Due to
the transmit power constraint, we finally get

by =

%

grap—,
J<k
(22)
With these optimum filter expressions, the resulting sum-MSE
MSE,;, reads as:

MSETHP =

* —1 *
o2 [K—Z R (D2 g, B, —RH G H , + €L ) hqm] :
k <k
(23)

The problem of finding the optimum ordering 7 minimizing
MSEy;; is NP hard, because we must check all K! possible
permutations. To reduce complexity, we minimize each sum-
mand successively, i.e. 75 is chosen under the assumption that
T+1,---, Tx are fixed:

-1
—kHH + Iy h,

q,%°

T T
T = argmax hg ; g L
Tt 15eee, TK i<k

(24)

-2
o2 « .
. > ki, (Z Ry by, — KHYH g+ €Ly hiy .
k

V. SIMULATION RESULTS

For a MU-MISO system with 4 transmit antenna, i.e.,
M = 4 and 4 users, i.e., K = 4 and based on the proposed
MMSE-S-THP with quantized CDI, we plot the uncoded BER
vrs. different SNR values which is defined as tr(Pf%:) in dB.
The results are the average of 10000 i.i.d. complex Gaussian
channel realizations ('y,% = 1,Vk) where 100 QAM symbols
are sent per channel. Other system parameters include the
length of the DL pilots which is Tpp. = 10 symbols and the
assumption of white signals and white noise i.e. 02 = 1 and
a% = 1 respectively. For performance comparison, the BER of
the systems with linear MMSE precoder based on quantized
CDI (c.f. (8) and (9)), linear MMSE precoder based on perfect
CDI (B — o0, k — 0in (10) and ¢ — #ﬂm in (11)) and
MMSE-S-THP with perfect CDI are as Weli plotted for QPSK
and 16-QAM in Fig. 2 and Fig. 3 respectively. As expected,
MMSE-S-THP approaches clearly outperform the linear ones
for any CSI available above a certain SNR threshold in both
figures. One can see, as well for both modulation schemes,
how the performance increases with the increase of B but
on the expense of increased feedback resources. The BER
saturation for different values of B at high SNR is due to
the quantization errors. In Fig. 2, for low SNR values, this
performance loss of the MMSE-S-THP is due to both the
modulo operator at the receiver (implicating the generation of
new neighbors) and due to the increased power at the output
of the modulo operators incurring a transmit power loss of
1.25 dB (10 log; %) for QPSK modulation scheme. However,
due to the higher number of constellation points in the case
of 16-QAM modulation scheme, the modulo operator at the
receiver has less effect than that for the QPSK symbols case
as can be seen in Fig. 3. This reinforces the fact that the THP
performance depends as well on the modulation scheme.

~as
_____

~ X
- - - - MMSE quantized CDI,B=10
—— MMSE-S-THP quantized CDI,B=10
—— MMSE quantized CDI,B=12

—— MMSE-S-THP quantized CDI,B=12
= -0~ - MMSE perfect CDI

—6— MMSE-S-THP perfect CDI Q
107 I T I v I ® i

-10 -5 25 30

uncoded average BER per user

5 10 15
10log,, Py, /tr(R ) [dB]

Fig. 2. QPSK: uncoded BER vrs. 10logqq

I;'%L> for different transmit
. . . n
precoding schemes and different transmit CSI

tr(

For the QPSK case, the SNR range where the linear MMSE
precoder scheme outperforms the MMSE-S-THP precoder
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= =« = MMSE quantized CDI,B=12 ®°
—w— MMSE-S-THP quantized CDI,B=12 ¥
- ©- MMSE perfect CDI e
S —©— MMSE-S-THP perfect CDI

10 : :
-10 -5

uncoded average BER per user

5 10 15
1010g,, Py, /tr(R ) [dB]

Fig. 3.  16-QAM: uncoded BER vrs. 10log; "(P%n) for different transmit
precoding schemes and different transmit CSI

scheme highly depends on B. In Fig. 4, we specify these
regions where for some specific B and SNR values, linear
schemes outperform the non-linear ones. For the 16-QAM
case, this dependency becomes weaker since the modulo
operator has less impact in that case.

20

18 | :
16F | 8
141 . ]
THP region

121 1

10+ 1

Number of Feedback Bits B

Linear

region

4 ‘ ‘ ‘ ‘ ‘

4 6 8 10 12
10log, Py, tr(R ) [dB]

Fig. 4. Number of Feedback Bits B vrs. 10log;
the MMSE-S-THP regions

lr(}%%n): The MMSE and

VI. CONCLUSIONS AND FUTURE WORK

We proposed an MMSE-S-THP for the DL of a MU-MISO
system based on quantized CDI and on the statistics of the
CMI as transmit CSI using the total MSE criterion. The
quantized CDI, which is chosen from a RVQ codebook, are
relayed back from each user to the BS using B feedback bits
on a dedicated feedback channel. The BS then calculates the
feedforward filter and the feedback filter necessary for a S-
THP based on the quantized CDI. We also showed how the

non-linearities of the modulo operators at the transmitter and
the receiver degrade the performance of the MMSE-S-THP as
compared to the linear MMSE precoder at low SNR values for
the case of QPSK modulation scheme. However, in moderate
to high SNR regions, and depending on B, MMSE-S-THP
clearly outperforms the linear MMSE.

For this system and as a future work, resource allocation,
i.e., the optimum number of B,Tp. and Typ (the length of
UL pilots) can be found based on maximizing the capacity
lower bound which can be easily derived based on the MSE
expression. In this work, we considered just the case K < M
with single antenna at the receiver. Future work can include
K > M cases and the MIMO cases where a scheduler might
be included at the transmitter. Both scalar (uniform and non-
uniform) quantizers and the optimum vector quantizer are also
a matter of investigations for MU-MIMO systems.
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